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MONTE CARLO MALLIAVIN COMPUTATION OF THE
SENSITIVITIES OF SOLUTIONS OF SPDEs*
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Abstract. This paper deals with an application of the Malliavin calculus to a stochastic partial
differential equation of the Schrodinger type. This equation appears as the major building block in
the analysis of the focusing properties of time-reversed waves in a random medium in the asymptotic
regime where the parabolic approximation is valid. We consider the sensitivities of the solutions
with respect to several parameters, and we provide closed form formulae in terms of Skorohod
integrals with respect to an infinite dimensional Wiener process. We construct finite dimensional
approximation schemes for these integrals. These schemes are based on a sieve of Wiener chaos
expansions mixed with Galerkin approximations in a natural Fourier basis. In two space dimensions,
our computational algorithm seems to perform better than those we found in the literature. Moreover,
because it avoids finite difference methods, it can be implemented in three space dimensions without
much ado.
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1. Introduction. One of the most important steps in the analysis of a dynami-
cal system is the computation of the dependencies of the state evolution upon initial
conditions and other parameters of the problem. This calculus of variations has been
extended to the case of stochastic dynamical systems where differentiation with re-
spect to the initial condition leads to the Jacobian flow. The computation of these
sensitivities is of crucial importance in financial applications. There, they provide
effective risk management tools by giving the hedges needed to mitigate the risk as-
sociated with derivatives. Since the Malliavin calculus emerged out of the stochastic
calculus of variations, it was no surprise to see it come to the rescue for the computa-
tion of the Greeks, which is the name commonly given to the sensitivities of the prices
as given by expectations of derivative pay-offs. The ground-breaking works of Lions
and his collaborators [10] and [11] were based on the use of Malliavin calculus to derive
expressions amenable to efficient Monte Carlo computations. In the present study,
we extend these ideas to the infinite dimensional case of stochastic partial differential
equations.

Applications of the Malliavin calculus to infinite dimensional fixed income models
were given in [5]. However, the spirit was different. There, Malliavin derivatives
were used to extract information from the Clark—Ocone formula on the integrands
appearing in various martingale representations as stochastic integrals. Here, we
depart from the kind of financial problem resolved in [5]. Instead, we work in the spirit
of the Monte Carlo approach introduced in [10], and in order to probe the efficiency of
the tools we develop, we use an application from wave propagation in random media
as a test bed. We consider models in which waves emitted from a point source, say the
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F1G. 1. Schematic of a time reversal experiment amenable to the parabolic approximation used
in this paper: outgoing field (left) and incoming field (right) after time reversal on the mirror.

origin in R3, are time-reversed when they are detected on a set of receivers, and then
re-emitted in the medium. We shall denote by A the region covered by these special
receivers, which are called mirrors for obvious reasons. Figure 1 gives a schematic of
such an experiment. As expected, the time-reversed signal refocuses at the source,
but what is remarkable is the fact that this refocusing is enhanced by inhomogeneities
in the medium. This enhanced refocusing was demonstrated experimentally by the
physicist Mattias Fink, and the mathematical framework which we describe below
was used by several authors to prove that the randomness of the medium was making
the mirror region behave as though larger than it really is. See [2], [1], [15], and [16],
for example. The original model involves the classical wave equation

1 0%u

—_— A p—
c(z,y, 2)? o2 u=0,

where c¢(z, y, z) denotes the propagation speed at point (z,y, z) in the medium. Using
the Fourier transform of the solution in the time variable,

t(w,z,y,2) = / e Why(t, x,y, 2) dt,
R

the wave equation can be rewritten equivalently as one equation for each frequency,
namely,

(1) AT+ k*n(z,y, 2)%0 =0
with
€0
c(z,y,2)’
Thus, the strategy is to solve this equation for each fixed k¥ and then compute the
inverse-Fourier transform. Each equation (1) is of the Helmholtz type. We solve them

in the asymptotic regime of what is usually called the parabolic approximation. This
asymptotic regime is introduced by the search for a solution of the form

k= and n(x,y,z) =

w
Co

ﬂ(k7 x,Y, Z) = eikzdj(ka x,Y, 2)7
for in this case the function ¥ (k, z,y, z) needs to satisfy

2ik0,1) + 02,0 + Axt) + k*[n(x,2)* — 1y =0
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1684 RENE CARMONA AND LIXIN WANG

with x = (x,y). In most applications, the size a of the mirror is much smaller
than the distance L between the source and the mirror. In other words, a < L, a
condition which gives validity to the so-called narrow beam approrimation. In this
approximation, we assume that the function ¢ varies slowly in the z-direction (i.e.,
the direction of propagation between the pulse source and the mirror), which implies
that k|0, > |0..v|. Under this condition, the fixed-k Helmholtz equations can be
rewritten in the form

{ 2ik0.1 + Axth + k% (n(x,2)2 — 1)y =0,
Y(x,z =0) = o(x).

This last form looks like a two dimensional Schrodinger equation in the space variable
x, the variable z playing the role of time, and the potential being random and time
dependent! Most of the results of the present paper concern the analysis of this
random partial differential equation.

We add several simplifying assumptions before we actually tackle the analysis
of this partial differential equation. We restrict ourselves to situations in which the
following hold:

e the wavelength A\ of the initial pulse is short compared to the propagation
distance L,

e the fluctuations of the index of refraction are weak and isotropic and satisty
E{(n*-1)} =0 and E{(n? —1)*} = O(e);

e the correlation length ¢ of the fluctuations of the medium in the z-direction
are of the same order of magnitude as the wavelength A of the initial pulse,

0~
Henceforth, we shall assume that the random potential is of the form
n(x,z) =1+ Veu(z,x)

for a small parameter e. A weak convergence argument of the central limit theorem
type can be used to show that, in the limit e — 0, this random potential converges in
distribution toward a mean zero Gaussian field which behaves like white noise in the
variable z. This justifies our assuming that the random potential is a Gaussian white
noise in time (remember that z is the time variable in our Schrédinger equation) with
a smooth correlation in the remaining space dimensions.

A time-reversal experiment consists of detecting and reversing the signal detected
on a mirror A C R? x {L}. So for each fixed time frequency k (i.e., after the Fourier
transform in time of the wave field has been computed), a phase-conjugated version
of the time-reversed wave field produced in this way on the plane z = 0 is given by

(2) ¥(y) = /A G(L.y: x) B0 (DL x))dx,

where ¢¢ is a cut-off function introduced for the sake of regularization. In terms of
the physics of the mirror, this cut-off function can be thought of as a way to model
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the smoothing effect of the receivers which detect only the frequency modes (of the
Fourier transform in time of the incoming wave field) with a significant amplitude.
For the sake of definitiveness we shall use ¢o(z) = 21{.|>s,} for some threshold so. In
this formula, 1(z,x) denotes the solution of the stochastic Schrédinger equation with
initial condition 1y (x) given by the initial pulse, while G(z,x;y) denotes the Green’s
function, i.e., for fixed y, the solution of the same stochastic Schrodinger equation
with initial condition

G(z=0,x;y) = 0x(y) = d(x —y).

The goal of the present study is to develop analytical and computational tools to
analyze and compute the sensitivities of the time-reversed wave field with respect to
a parameter of the problem, say ~y. Possible values for this parameter v include the
parameters affecting the shape of the initial pulse ¥y, the wave time frequency, or
even the variance of the random medium fluctuations.

The weak convergence argument alluded to above to justify the parabolic ap-
proximation with a white noise in the propagation direction is incomplete. Indeed,
its derivation requires that the time frequency w (or equivalently the Fourier variable
k) be fixed, and strictly speaking, one should wonder whether or not the white noise
driving the parabolic equation (of Schrédinger type) should change with k. The fact
that one can use the same white noise for all the frequencies was justified in [2] in the
one dimensional (1D) case, and in [3] where the multifrequency 3D case is treated.

The parabolic approximation described above has proven to be a very efficient
analysis tool when applicable. The interested reader is referred to [8] and [9] and the
references therein for recent applications to different wave propagation problems.

We close this introduction with a short summary of the paper. Section 2 intro-
duces the function spaces in which the stochastic Schrodinger equation is analyzed,
and existence of solutions with square integrable initial conditions are proven together
with the existence of the Green’s function. Section 3 is devoted to the Malliavin differ-
entiability of these solutions, while section 4 contains the computations of the partial
derivatives of the time-reversed field with respect to parameters. Section 5 is devoted
to the construction of numerical schemes to compute the solutions of the Schrodinger
stochastic partial differential equation, the time-reversed field, and its sensitivities.
Finally, section 6 reports results of numerical experiments, including comparisons of
our numerical implementations in the 2D case with results found in the literature. The
paper concludes with an appendix containing the statements, together with detailed
proofs, of two technical results needed in the text.

2. Schrodinger SPDE of the parabolic approximation. Motivated by the
discussion above, we consider the bilinear stochastic partial differential equation
(SPDE):

op(t,x) i ) .
(3) o %A¢(tax) - §¢(taX)W(taX)v
over the region D = [~[,1] x [~[,] with initial condition 1(0,x) = tp(x) for x =

(x1,22) € D. Here W denotes the derivative with respect to the time variable ¢. Note
that the role of this time variable ¢ was played by z in the description of the wave
propagation experiment described earlier. We switch to the notation ¢ for consistency
with the standard literature on SPDEs. As a consequence, what was the distance L
to the mirror in the transverse direction of z will be denoted by T in the following
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1686 RENE CARMONA AND LIXIN WANG

sections. We impose periodic boundary conditions by requiring that for all ¢ > 0 we
have

w(ta _la x2) = w(ta l,$2),

(4) 1/’(t7$17—l) = 1/’(75733171)7
311/’(t7 _la 3:2) = 81¢(ta la 3:2)7
321/’(t7$17 _Z) = 82¢(ta T, Z)a

where we used the notation 011 and 091 for the partial derivatives of 1) with respect
to 1 and x9, respectively. The time dependent random potential of the Schrodinger
equation appears as the time derivative of a bona fide Gaussian random field W =
{W(t,x);t > 0,x € D}, which has mean zero and whose covariance form is given by

Ty (s, 6, ) = E[(6, W (1) {0, W (5))
—snt / / _ RIeatey)dxdy

for some scalar function ¢q. Here and throughout the paper we use the notation (,)
and || - || for the inner product and the norm of the Hilbert space L?(D, dx), i.e.,

(5) (f.9) = /D f@g dx  and  [f|? = /D F()[2 dx.

For the sake of definiteness, we denote by (2, F,P) the probability space on which the
random field W is defined. Since W is a Wiener process in time, a limiting argument
can be used to give a rigorous mathematical meaning to W(t, x)dt, and the random
Schrodinger equation (3) can be interpreted as a stochastic differential equation,

6) dib(t,x) = iAqﬁ(t,x)dt - %w(t,x) o dW (£, ),

of the Stratonovich type. This random Schrédinger equation was considered by Daw-
son and Papanicolaou in [7]. They constructed mild solutions by rewriting it in
evolution form given by the stochastic integral equation

7) 0t = V(O — 5 [ V(e = s)(s)W(as).

where the stochastic integral is now of the It6 type and {U(t); ¢ € R} is the operator
group solving the deterministic Schrodinger equation
oY(t,x) i 1
= A t
S = A= %) | 08 %)
¥(0,x) = 1o (%), x €D,
with the same periodic boundary conditions (4).
We assume that the white noise is statistically homogeneous in the space variable
x. Spatial homogeneity of the noise, together with our choice of periodic boundary
conditions, forces the covariance function ¢(x,y) to be an even function (which we
still denote q) of the difference y — x. Using the Fourier expansion of a periodic
function with period 2I, we get

oo

q(x) = Z O Bmn (%), xeD,

m,n=—o0
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where auy, ,’s are positive numbers (giving the spectral density of the spatial part of
the white noise) which we assume to be summable in the sense that

oo

(8) > mn <.

m,n=—o0

Notice that o2 = ¢(0) (which is equal to the sum of the above doubly infinite series
divided by 21) measures the size of the fluctuations of the medium in the sense that
E{W (t,x)?} = to?. Here, { By n}m.n is the Fourier orthonormal basis of L?(D, dx)
given by

1 .
Bm,n(xla 132) _ _em’(mrl+nr2)/l7

= —oo < m,n < +o0.
21
Notice that

o0

[U(t)f] (X) = e—o2t/8 Z e_Mm’nt/(Qk) < /s Bm,n> Bm,n(x)a

m,n=—oo

where A, = (m? + n?)n?/I1? are the eigenvalues of the Laplacian on the domain D
with periodic boundary conditions. Also,

9) IU@FII? = U@ fU@f)=e T4 f?.

It is convenient to associate an integral operator, say @), with the covariance function
q by setting

QF)(x) = /D a(x — y)f (¥)dy,

and, using the Fourier expansion of the covariance function g, we see that

o0

[Qf](x) =21 Z U ([ Bmon) Bim,n (%)

m,n=—o0

We shall need a mild technical assumption concerning the existence of a nonnegative
sequence { B n}m,n such that >~ B, < 0o, and most importantly,

(10) Z am—m/,n—n’ﬂm’,n/ S Oﬁm,n, m,n & Z,

m’,n’

for some constant C' > 0. We prove in the appendix that this assumption is not
restrictive since it is satisfied in most interesting cases.

2.1. Function spaces, Hilbert—Schmidt operators, and stochastic inte-
grals. The need to use stochastic integrals with respect to a genuinely infinite dimen-
sional Wiener process prompts us to introduce a scale of Hilbert spaces in which these
integrations will take place. Because of the special properties of the Fourier basis,

f e LA(D,dx) & |fI> =Y (f, Bun)® < oo,

m,n
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1688 RENE CARMONA AND LIXIN WANG

and it is most convenient to define the scale of Hilbert spaces via expansions of func-
tions and distributions in the Fourier basis. For each double sequence a = {am n}m.n
we define the space

(11) H, = {fa Za?n,n<f7 Bm,n>2 < OO}

m,n

Equipped with the norm
”f”%{a = Z agn,n<fa Bm,n>27

m,n

the space H, becomes a (separable) Hilbert space. Using the duality provided by the
inner product (5) of Hy = L?(D, dx), the dual of H, can be identified with the space
H; = H,, for f € H; if and only if

> ak, < f.Bpn>"< 0,

m,n

in which case the value of this sum gives the squared norm || f||%.. Notice that with
this notation we have

o0

E{(f,WE)*} =tQf f)=t > 2damn(f,Bmn)® =21t|f|%,

m,n=—oo

for the sequence a = {am,n }m,n given by

(12) Amn = /Cmon-

This shows that, with this particular choice (12) for the sequence a, the random
potential field W = {W (¢, x);t > 0,x € D} can be viewed as the cylindrical Wiener
process of the Hilbert space H = H,, /5. In other words, the Hilbert space H = H, /5
can be viewed as the reproducing kernel Hilbert space of the infinite dimensional
Wiener process {W (t)};. See, for example, [4] for details.

It is useful to compare the Hilbert spaces of this scale to the Hilbert space natu-
rally associated with the quadratic form of the nonnegative operator ) defined above.
This Hilbert space is defined via its norm,

1 £15=(Qf. f),

so that the corresponding Hilbert space H is given by
Hq = {f; || fIIg< oo}
Hence, Hg = H, for the sequence a = {@m n}m,n given by (12), so that Hg = H ;5 =
H*.
Stochastic integrals fot 0sdW (s) can be defined as martingales with values in a
Hilbert space F' whenever 0 = {0} is an adapted process with values in the space

of Hilbert—Schmidt operators from H into a (possibly different) Hilbert space F sat-
isfying

t
(13) B [ 1o mimn ds) < ox.
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where, here and in the following, Ly s(H, F) denotes the space of Hilbert—Schmidt
operators from H into F'. Notice that, since {,/®m nBm.n }m.n is an orthonormal basis
of H, we have

(14) U2 ,ss01.09= D @mon | U B |17

m,n

whenever U € Lys(H, F).
LEMMA 1. Let {f(t)}+ be an adapted process taking values in a space F = H, for
some nonnegative double sequence a = {amntm.n satisfying either

(i) fot E{|[f(s)]*} ds < oo and sup,, ,, Gm.n < 00, or

(11) f(f E{Supmm |<f(8)7 Bm,n>|2} dS <00 and Emm a12n,n < 0.
If we define the operator oi(f) as the multiplication operator

H > h— o(f)h = f(t)h,

then in either case the stochastic integral

/ o ()W (ds) = / FoW(ds)

makes sense as an element of F.

Proof. We just need to check that condition (13) holds. For each fixed s > 0 we
have

los(NIZ s ey = D @mnll £ (8) Bl

= Z ammaiﬂm, [{f($)Bm,n, Bm/7n,>|2

m,n,m’,n’

1
= Z Z Oém,na/?n/)n/|<f($), Bm+m/,n+n/>|2

’ ’
m,n,m’,n

1
- Z Z O‘m,nagnn_m’nw_an(s)’ Bm”,n”>|2a

m,n,m” n”

and the right-hand side is always smaller than or equal to a constant times
S 1F(S) Bunan) 2 = 1) 122 0.0

under condition (i) or

sup |<f(5)7Bm7n>|2

mn

under condition (ii). In either case, taking expectation and integrating over s, we
conclude. O

We shall use the result of the above lemma repeatedly throughout the paper with
F = H\/a. Notice that, in this case, am,n = /Gm,n and both conditions on ap,. n
appearing in conditions (i) and (ii) are satisfied.
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1690 RENE CARMONA AND LIXIN WANG

2.2. Mild solutions of the evolution form. In the spirit of [7], we construct
a mild solution by formal expansion in the Wiener chaos, identifying the hierarchy of
equations satisfied by the projections of the solution onto the various chaos, solving
these equations inductively, and summing them up to recover the desired solution.
Wiener chaos expansion can be a powerful tool for solving bilinear SPDEs. See, for
example, [6], [12], [13], [14]. For any initial condition )y, we define recursively the
terms of the Wiener chaos expansion as the sequence of processes {1/ (t); ¢t > 0}
indexed by N > 0:

(15) PO(t) = U(t)to
and
(16) YN (t) = —%/O Ut —s)pN "1 (s)W(ds), N >0.

PROPOSITION 2. For each vy € L?(D, dx), the series 2oN>0 YN (t) whose terms

are defined by (15) and (16) converges toward an L*(D, dx)-valued process {1 (t); t >
0} in the sense that

2

(17) Jim E Q) = Y oM@ o =0

N>0

and {(t); t > 0} solves the evolution equation (7) in L?(D,dx).
Proof. Using the properties of the Brownian motion W, we get

E{(w (1), 0" (1))
=1 [ B = 0 )W), Ul = 520N o)W ds2)))

1

2 o0

02 (2t—s1 —s9) i

_ Z/ e S S 1S EE WAl 1) S
51,52€[0,t]

(m,n),(m’,n")=0

X / Bmm (Xl)Bm’,n’ (X2)
x1,X2€D

E{w" ™~ (s1,30) 0N (s2,%2) W (ds1, dx )W (dsz, dxz) }

1/t 2 o /

== e % 5 q(x1 — x2)

4 0 Z x1,X2€D
E{wal(S’Xl)wal(&Xz)}Bmm(xl)Bmm(xg)dXdeldS

m,n=0

1 [t e >
= Z/ e 4 (t*s)2l Z am,7nlE{|<wN71(5)Bm7_an/7n/>|}ds
0 (m,n),(m’,n')=0
L A TS T ey v
B Z/o © 2. 20 E{[{¢™ 7" () Bmtms ntn)|}ds

(m,n),(m’,n’)=0

1 ¢ o2 > Qm/ n!
= — g (t=s) Zm’n’ N—-1,N-1
[T S S s
(m’,n")=0
0'2 ¢ o2
=7 [ e IR Y s,
0
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Repeating the same argument inductively to estimate the inner expectation starting
with E{<yV =1 »N=1>1 and using

19012 = (4°(0),8°(0)
= (U)ol (1))
= e o |2,

we conclude that for each ¢ > 0 and for each N > 0 we have

2.\ N ,
B0 < 55 (5) 7wl

and a fortiori

1 U2t N 2
BV 012} < PR 01 <ot (1) e Il
Therefore, if || 1o ||>< oo, for each T' > 0 the series >\, ¥V (¢) converges in the Hilbert
spaces L?([0,T] x Q; K) of K-valued square integrable processes for K = L?(D, dx)
and K = H*. Moreover, summing up both sides of (16) in K gives that the infinite
sum is a solution of the evolution equation. O

2.3. Existence of the Green’s function. Formula (2) shows the need for the
Green’s function in order to analyze time-reversal in the parabolic approximation.
The Green’s function is nothing but the solution of the same PDE with a point mass
(Dirac measure) as initial condition. Unfortunately, point masses do not belong to
the function space L?(D,dx), and a special treatment is needed to show that one
can solve the stochastic Schédinger equation (6) with a Dirac point mass as initial
condition.

PROPOSITION 3. For each ¥q satisfying

(18) sup |(¢o, Byn,n)|* < 00

the series Yy N (t) converges toward an H*-valued process {i(t); t > 0} which
satisfies the same estimates and which solves the evolution equation in Hg = H*.
Proof. For every m,n > 0, we have

E{[(¥™ (t), Bin.n)|*}

1 oo t "
Z E — 2 (t58) e Ay o (t=35)
4E{‘ /Oe 8 e 2k

m’,n'=0

<1/)N_1 (S)W(ds), Bm’,n/> <Bm/,n/a Bm,n>

1

4

1 b,

1 / o (- S)/ q(x1 — x2)™N " (s, %x1)
0 x1,X2€D

YN =1(s,%2) By n (X1) B n (X2)dx1 ngdS}

)

t
/ =% (=9 =3 Amn (t=9) (N =1 ()W (ds), By.n)
0

)

I
|
&=
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1692 RENE CARMONA AND LIXIN WANG

t 00
:221 D> am/,n/E{

0 m/,n'=—oco

N_l(s, X) B n (X) Bryr o (%) dx

2
} ds.

[0 o B i
xeD

Because

2

2

N-1 (8,%) B n(X)Bm/ o (x)dx

1
(20)?
we have

SUP E“W’N() mn>|2}

o0

1 ,L _ -
8_/ 1 Z Qi ! supE{|<1/1N 1(5)7Bm+m’,n+n’>|2}ds
1 g oo
8_/ e m/, nZ::foo Qm/ n! ?;{EE{|<¢N_1(S)7Bma">|2}dS
_ UZ/ ) bupEWN L(s), B [?]ds.

Note that

SUP|<wO( ), Bm n>|2 = sup [(U (t)vo, Bm,n>|2

m,n m,n
= sup |efa2t/8efﬁ>\m,n(t) <w0’ Bm,n>|2
m,n

— 8—0215/4

sup |<1/’0, Bm,n>|2;
hence for any N > 0,
E{[|v™N (1)1} < 2lo® sup E{[(¥™ (1), Bm,n)|*}

2002 (o2t\ " o2
A I

Using the same argument as before, we derive the convergence of the infinite se-
ries >y ¥V (t) and the existence of a solution to the evolution form of the random
Schrédinger equation in Hg = H* under condition assumption (18). O

We can now apply this result to the point source dx, for any xo € D. Indeed, if

Yo(X) = 0x,(x) = d(x — xg), then

sup [(¢o, Bm,n>|2 = Sup |Bm,n(x0)|2 = T3

< 00,
m,n m,n 412

which shows that the assumption of Proposition 3 holds. The corresponding solution
of the stochastic Schrédinger equation will be denoted by G(t, x; x¢) and will be called
the Green’s function of the problem.

3. Malliavin derivatives. The computation of sensitivities is based on the cal-
culus of variations. Since we are working with SPDEs, we need a form of calculus of
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variations in path space. This is exactly what the Malliavin calculus was developed
for. In this section, we prove the following result.

PROPOSITION 4. The solution 1(t) of the Schrédinger SPDE (6) is differentiable
in the sense of Malliavin, and its Malliavin derivative Ds1(t) belongs to the space
Lus(H, F) of Hilbert-Schmidt operators from H into F = Hg = H* whenever 1)y €
L?(D,dx) or g satisfies the assumption (18) of Proposition 3.

Proof. For the sake of convenience, we introduce a special notation for the partial
sum approximations of the chaos expansion of the solution of the evolution equation:

N

Un(t,x) =Y (%),

=0

for N > 0. These partial sums satisfy the Picard iteration equations

. t
i
(19) Uva(t) = Ut — 3 [ Ut = 9)in ()W (ds),
0
and from the computations of subsection 2.2 we derive the following inequalities:

E{[lvn ()17} <[lwoll?

and

SUPEH (YN (1), Bm,n>|2] < sup |<¢o, Bm,n>|2'

m,n m,n

Both sides of (19) are differentiable in the sense of Malliavin, and their Malliavin
derivatives satisfy the Picard-like iteration equation

. . t
Doy (t) = —%U(t — 8oy (n) — %/ Ut —v)Dyon (0)W(dv), 0<s<t.
See, for example, [4] or [5]. Note that Dsin(t) € Lus(H, F), so Dstpn(t)Bm.n € F

satisfies

1

D10y =~ Ut =)o (59 = 5 | Ut = o) Duton (o) B W )

Hence

2

t
B Detow 1 (0B |7} < JE(N 0w () B 1P} + G [ E( Deto(0) B [}

S

Multiplying both sides by o, , and summing over m and n, we get

{Zamn ||Ds1/)N+l( ) mn|2}

<l + 5 [ B {Zamn | Deon (v) mm}dv
0.2

<3 ||¢0H2+Z/ {Zamn | Den (v) mn|2}dv

A
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Using the characterization (14) of the Hilbert—Schmidt norms in our scale of Hibert
spaces setting, this inequality can be rewritten as

t
B {1 Dut () B } < 3 1002 +5 [ BUDANG) i)

and using Gronwall’s inequality, we get

o2 o2 (4 g
E{I\Ds@bw(t)l\iHS(H,F)} < = llwo [ e,

for any N > 1. So, according to Lemma 4.3 of [5], the mild solution v (¢) has Malliavin
derivative whenever |1 ||>< oo. Similarly, we have

<DS¢N+1 (t)Bmma Bm’,n’>

- —%(U(t — 5N (8) B, B} — % < / U(t =) Dston (v) B n W (dv), Bmun'>

= 411 <U(t — S)wN( ) m~+m/ n+n % <‘/S U(t — U)Dsz('U)mW(d’U)’ Bm’7n’> .

Following the arguments used in the proof of the existence of the evolution solution
given in subsection 2.2 under the condition sup,, ,, [(’0, Bmn)|* < 00, we obtain

4SlllplE{|<Ds1/)N+l() o> B )P }

S i sup {E{|<U(t — S)’Q[JN( ) m4+m/ ,n+n’ >|2

412 m’,n’

B

#|( [ v Dt B ). B

< e T s B (s), Bur) )

t 2
+02/ eiT(tiv) SPP/E{K S¢N() m,mn» m’7n’>|2}dv

< 1 sup E{J{¢n (), B wr)|?} + 02 / sup E{[(Dston () Bnns B )2} o

- 4l2 m/ n/ m/)n/
Because
sup E{|<¢N(t)vBm’7n’>|2} < sup |<¢o, Bm’,n’>|2~
m’,n’ m’,n’

Using Gronwall’s inequality again, we get

2 —S
slllp,E{|< S¢N() mns Bm/ n/ >| }_ W Sup |<1/)0, ,>|2eo (t )/4,

and consequently

E[|| Dsyn () ”2£HS(H,F)] < Z Qm,n SUP E{[{Ds®¥n (t) Bim,n, Bm/,n/>|2}

m,n
2

ag o2(t—s
< =7 SUD (0, By ) 2 /1,

We conclude that the mild solution () is also Malliavin differentiable when the
initial condition satisfies (18). O
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4. Sensitivity analysis. In order to compute the derivatives of the time-reversed
field intensity with respect to a parameter, we use the Malliavin differentiability of
the mild solution of the parabolic approximation together with the chain rule. So,
in the following discussion, we assume that the initial condition ¥y depends upon a
parameter v and satisfies

40 ||2< oo and sup |<¢0,Bm7n>|2 < 00.
m,n

According to the results of the previous section, this guarantees existence and Malli-
avin differentiability of ¢(¢). Since D4t (t) is an operator mapping H into F' = Hg =
H* we can apply it to the indicator function 1p. We get
. . t
i i
D1 = U= (~500)) - 3 [ U= 0)Dwowa)
i
= ——y(t
S0 (0)

because of the uniqueness of mild solutions. As explained in the introduction, we
model the physical limitations of the mirror device by the introduction of an amplitude
threshold under which the wave arriving on the mirror A is ignored. In other words,
for each fixed frequency k, we consider the function ¥"(y) whose definition was given
in (2) and which we recall for the sake of convenience:

=Aemmm%wmme

where ¢o(2) = 21|;|>4,. Recall that A is the mirror, i.e., the domain representing the
set of receivers, and that the time horizon T' plays the role of the distance L to the
mirror in the transverse direction.

4.1. Sensitivity with respect to ~. In this subsection, we compute the sensi-
tivity analysis of the mean fixed frequency reversed field E{¢"(y)} with respect to a
parameter v in the initial condition.

PROPOSITION 5. Let us assume that the initial one-frequency field 1y depends
upon a parameter v in a smooth way. Then we have
(20)

%Ewwsz{(HWTD )/ RTHT R, RIG Ty x|
where W(T, D) = (1p, W fo [ [, W(t.x)dtdx and B, is defined by

20t (T, ) AT if (T, x) # 0,

2D BT x) = { 0 if (T, %) = 0,

Proof. For each integer m we pick a smooth function ¢,, such that

i _ 1
=V Az

z if |z] > so,

and we extend it for |z| € [so — -, s0] in order to be continuously differentiable on
the complex plane. By analogy with formula (2) we define the approximation

=Acmmmﬁwmex

from which it follows that the derivative with respect to 7y is given by
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—W )} = / { (T, y: %) (6(T, ))dwg’x’dx}.

Here

W)y
d'y 0,T d'}/’

where Y ; is a strong random operator in the sense of Skorohod satisfying, for s € [0, ¢],
:——Ut—s——/U (v)W (dv).

Since ¢, (¢¥(T,x)) = 0 whenever ¥(T,x) = 0, the definition (21) of 3, makes sense,
and we have (fixing x € A and y € D)

. { (T y:%) dqsmw( >>}

E / & (T, ) (D10 (x )G(T,y;xm(nx)dt}

T
E

E{T/ Dt(bm (T Y; )6’7(T X)lD( )dt}
{¢

(G(T,y;%)3,(T, X)lD)*W(dt)} .

O

The desired result follows because

d_ oA

T x€A

T
-E {l Go((T,x)) /O (G(T,y;X)mlp)*W(dt)dX} :
The stochastic integral

T
/0 (G(T,y: x)B (T3 Lp)* W (dt)

is not a stochastic integral in the usual Wiener sense. It is a Skorohod integral. We
compute it as follows:

1 I .
E{T/xeA ¢0(¢(T,X))/O (G(T,y;x)B,(T,x)1p) W(dt)dx}

T
~&{1 [ EE|a@y0a T [ i
0

T xEA
- / ' Dt(G(T,y;x)m)lndt] dx}

1 - 7 T
= E{— do(Y(T', %)) {G(T,y;X)ﬂv(Tl x)(1p)*W(T) - B(T, X)/O DG(T,y;x)1pdt

T x€A

T
—G(T,y;x) /0 D (T, x)lDdt] dx}.
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Since
)
DtG(Ta Y, X)]-D = _iG(Ta Y X)a

when (T, x) # 0, we have

D3y (T,x)1p = _2i1/)(T1, ~ d%/J(dj;, x) Dyp(T, x)1p + 2ip(T,x) "' D, <%€,X)) .
_ 1 d(T,x) L dY(T, x)
=—¢(T,x) 5t Y(T,x) —

= 0’
and since ¢o(¢Y(T,x)) = 0 whenever ¢(T,x) = 0, we get

TR0} {1 [ RETRIE TRy (1) WD) + 5T dx

_E { (%(1D)*W(T) + %) /XGA S (BTN (T30 G(T, x)dx} ,

which is the desired result. O

4.2. Sensitivity with respect to k. The computation of the derivative of
E{¢"(y)} with respect to the frequency k follows exactly the same lines, so we only
sketch the proof.

PROPOSITION 6. The derivative of the mean reversed one-frequency wave with
respect to the frequency is given by

of [ T

T <%W(T, D)+ %) /XGA ¢o (Y (T, %)) i (T, X)G(T,y;X)dX},

where B, = [ is as before.
Proof. Following the same argument as before, we get

d T

%EW ()}

_ dG(T,y; X) ———=—
- [T

1—— (7 S
LR [ (O BT 1) W (dn)

where

B
and

%](:) - —%/OtU(t—s) d]i Jw(as)
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Replacing 1o with dx,, we see that dG(T), -;x¢)/dk also satisfies the above equation.
Computing the Skorohod integral as above gives the desired result. O

In the same way, we could also compute the sensitivity of the expected reverted
wave with respect to the variance o2 of the white noise. Since this parameter enters
in a linear way as a multiplicative factor in front of W, the computations would be
similar. We refrain from giving the details, as the strategy for the derivation is exactly
the same.

5. Numerical schemes. Since the 1D Fourier transform in time is easy to
implement numerically, we discuss only numerical approximations of the solution of
the Schrodinger equation for k fixed. For this equation, we propose a numerical scheme
based on Fourier—Galerkin expansions of the solutions. This choice is imposed on us by
the fact that the Fourier basis diagonalizes both the evolution operators U(t) and the
covariance integral operator ). We use the superscript N to label the chaos expansion
and the subscript M to label the projection in the Fourier—Galerkin approximation.

We proceed to a clear definition of our Fourier—Galerkin approximation scheme.
For each positive integer M, we introduce the notation

Inr = {(m,n) € Zx Z; || < M and |n| < M},
and we define the operator Ups(t) by

U (D) f)(x) = e 3 3" emPmnt/CD < f B> B, (x).

m,neln

For each M we define an approximate Nth chaos projection process 137 (t) by 9, (t) =
Up (t)o for N =0, and inductively for N > 1 by

wﬁ(t)z—%/o Un(t —s)p Hs)W(ds), N =1,...,No.

As before, we prove convergence of the approximations in two different cases.

5.1. Numerical schemes when the initial condition is in L?(D, dx). We
first consider the case 19 € L?(D, dx). We prove the following result.
PROPOSITION 7. Assume ¢ € L*(D,dx); then fort € [0,T),

(22) Jim T ([ 6() — g (8)]= 0.

Proof. Because we already proved that for each N >0

1 (o2t\" .2
Ny 12 B 2
B Q1) < 57 () <% Il
for any € > 0 there exists an Ny such that for all ¢ € [0, 7] the following inequality
holds:

2

E <e.

> N

N>Np

With this notation at hand,

E{|| (U — Un)(t = s)p™ ()12} = e~ /4 N~ B{(N (), Bma)*},

(m,n)els,
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which converges toward 0 as M increases to co. According to Lemma 10 in the second

part of the appendix,
> El@WN(s), Bl

(m,n)erg,
converges to 0 uniformly for all N =0,...,Ng and 0 < s <t <T. We have
it
0 =00 =5 [ Ul 0l W) + 5 [0 90 W)
7

== t - —s)pN (s s) — t -5 NN hy(s S
—2[/0(U Une)(t = )i~ (s)W (ds) /OUM(t )R =N ()W (ds)

Using the Hilbert—Schimdt norm from H to L?(D,dx), we obtain

AE{ ]| ¥y (1) — ™ (#) }—2lzamn/ E{|(U = Un)(t = $)v™ 1 (8) B, ||*}ds

Y [ BV G 6 OB s
m,n 0
The second summation on the right-hand side satisfies the inequality

A3 / E{[| Une(t — )" — N 1) (8) By |2} ds
<2t / E{|U(t — )@ = 9V 1)(5) B |*}ds

t
_ o2 / E{e="(=9/1 || pN=1(5) — pN=1(5)|2}ds.
0

Hence we need only to estimate the first summation:

ZZZozmn/ E{| (U - Un)(t — )N~ (8) B —n |*}ds

1 : e
= Z Zam,n/ E Z e 4 (t )|<¢N 1(8),Bm+m/,n+n/>|2 ds
m,n 0

’ ’ [
m/,n'€ly,

Omn ! LI B
Z + Z 21’ / E Z e 4 (t )|<wN 1(8), Bm+m/)n+n/>|2 ds
0

mmGIX/[, m,n&l m/,n'€ly,
o ! 2 N-1 2
m,n _oZ (4— _
< X T/E{e E N ) 2)ds
m,nel¢ 0

M/

+ Z ei%(t °) Z E{| wN 1 ) m+m/ n+n>| }ds'

m,nel m’/,n'ely,

Because Y, . Qmn = 2102, we can find a positive integer M’ such that

Z Qo < €210

m,nEI;[,
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Also, from the uniform convergence of the series

Y BN (), Bua)P}, t€[0,T], N=0,..., N,

there exists an M" > 0 such that
> E{@N®),Bna)’t <e,  te[0,T], N=0,...,No.

m nGIM,,

Let us define M as M = M’ + M" so that for all m,n € Iny and m’,n’ € I§,,
lm+m/| > |m|—|m/| > M" or |n+n'|>|n|—|n'| > M". Therefore

2t OO = U 9608l

t
o2 m,n
§£U2/ E{e™ T =) | 9N =1 (s) ||} ds + Z —a2l’ /adt
0 0

m,nely.

1 0'2 N=1 N 24/4
<|em <Z> tNe= Tt |y ||? +et | o2

For N =1,..., Ny and t € [0,T], we have the inequality

E {Jlva(t) =™ ()17}

1 (o%t\" —o?t/4 2 o’t o® [ —o2(t—s)/4 ||, ,N—1 N-1 2
<ei (5) e ol +ET+Z Efe [9A () = w1 (5) s

e A O}

o\ Nt ,
+(U_> / dSN/ dsN—l”‘/ dsye™" =0/ 149 (51) — 0(s1) ||
4 0 0 0

0'2t 2
Se [0 ||* +ee” /4

o’ Mot o * —o?(t—s1)/4 0 0 2
+ Z ‘/O dSN/O dSNfl--'/O dsle ! ||’§/JM(81)—’§/J (51)” .

Because

13 (8) = 2@ 2= e~ 37 (o, Brn)?,

(m,n)ELS,
there exists M™ > 0 such that
- (1) =9 (1) |P< e e
Let M. = max(M, M*); we have

1 (o2\Y
E{[l i, () — ()||}<€ E o2 +ee”” Mrem <T> e

24
< EUT ||¢()||2 +€€U2t/4 + €, N = 1;- --7N05 te [OaT]
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Therefore we can use

No
NN () = > Ui g (1)
N=0

to approximate 1 (t) on the interval ¢t € [0,T]. O
In fact, the above derivation also proves that if we assume that 1y and 9vg/dy
both belong to L?(D, dx), then we can simultaneously approximate v (t) and 9t /07.

5.2. Numerical scheme for the Green’s function. As in the case of the
existence of a mild solution, the analysis of the Green’s function G(t,y;x) requires
a special treatment. We control the approximations in the space Hg and its dual
H Z; introduced in subsection 2.1 associated with a sequence {Bmn }m,n satisfying the
assumption (10).

PROPOSITION 8. (1) The mild solution v(t) belongs to Hz whenever 1y € Hg.
Moreover, it is Malliavin differentiable, and its Malliavin derivative Dg(t) is a
Hilbert-Schmidt operator from H into Hj.

(2) There exists a numerical scheme for the mild solution in Hg such that
(23) Jim lim ([ (6) — e (8)[3,= 0.

Recall that Hg contains the Dirac functions. Hence, the numerical scheme de-
scribed above will be applicable to the Green’s function. Also, note that the above
error does not include the component due to the discretization in time.

Proof. We use the short notation || - || for || - ||g,. For N =1,..., Ny,

AE{||yar (t) — o™ (1) 13} = 2 Zocm,n/o E{|| (U — Unt)(t = )™ " (5)B-m,—n [ 5 }ds

t
20 Y [ B0 = @~ 06 B B

By choosing M > 0 such that

Z 5m’,n’ S g,

(m/,n)ely,
we have
AE{|| (U ~ Un)(t = )™ 1 (8)Bom,—n I3}
<2 Z B BI{(U = Un)(t = )™ (8) B~y B ') ]

ﬂm’ n’ o2 s
- Z 21 = )/4E{|<¢N 1( ) m+m/,n+n’ >|2}
m’/,n'e€lg,

IN

m/,n'€ly,

IN

N 1)

( S ) e D ap RN (5), B ) )
( 4

N-1
ﬂ . 1 o?s _ 52
L € oTt/4 Sup|<¢07Bm,n>|2
m,n

m/ . n'€ly,

€ o2s\ V1 2
- - | = —o°t/4 B 2
— 2l (N—l). ( 4 > € 511712|<¢0, o) |-
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Meanwhile,

20 am Bl Uni(t = )@y = 9N 1) (5)Bon—n I3

m,n

=2 2 e “E IR () — VNS, Bt}

m’,n'€ln

ZO"”” S B ™I BEL W (8) — 6N (), Bonawr i)}

m’,n’

- L S™ ST B e VRN (5) — 6V (5), By )2}

m,nm’,n’

< 5 ﬂ;L5m’ne—o2(if—s)/ﬁ[.z{|<,¢J]\J\/7[fl(s) o ’Q/JN_l(S), Bm7n>|2}

= Co?e™ " IRy (s) — ¥V (9) 13}
Therefore, for N =1,..., Ny and ¢ € [0, 7],
E{||ar(t) — ™ (1) 113}
1 U2t N 24
S g —o’t/4 2
<eqp () sl B

m,n

o [t _ > s _ _
40T [ e B ) — o 9 3

1 a2\ 2
S (max(l,C))Nam <—> e’ t/4 sup |<w073m,n>|2

4 m,n

0,20 N t SN 2 )
+ <—4 ) /0 dSN‘/O dSNfl . ‘/O d81€7<7 (t—s1)/4 ||¢§\J/I(S) _wO(s)”% )

Because

13(8) =0’ 3 =7 " Bl (@0, B aranglel?

m,nelf,

2
<ee U sup |(V°, By,

m,n

we get
E{[l o3 (t) — v (@) 115}

max N N
= ( (1, C))N —U2t —a?t/4 B 2 1 [o2Ct t/4
<eg~— 77 o Y

€ (N —1)! 1 e su7£> |<¢0, mn>| + E_N! e

2
< emax(l, O)UTt SUp | (100, By )| 2e (Mo (LO=DL/A oo™ @11/,

Replacing e by £/Np, we can get the numerical scheme to converge in Hg. d

6. Numerical results. Before actually computing the sensitivities for the 3D
problem, we tested our numerical scheme on the 2D case already studied numerically
in [1] and [16].

Copyright © by STAM. Unauthorized reproduction of this article is prohibited.



MCM SENSITIVITY COMPUTATION FOR SPDEs 1703

energy

energy

FIG. 2. Energy of the time-reversed pulse on the line (x,z = 0); the noise variance is 02 =

0.0367957 with nine terms in the decomposition of the Wiener field, and propagation distance in the
z-direction is 600m with a step size of 0.6m. For the Fourier transform, we used 32 wave numbers
k centered at 3 with a step size 0.15. The SPDE is solved using a chaos expansion with N = 20
terms and M = 39 (top) and M = 119 (bottom) terms in the Fourier basis.

6.1. The 2D case. In this case D = [—[,+!], and we take | = 50m. Figure 2
shows the energy of the time-reversed pulse on the line z = 0. The SPDE was solved
with a chaos expansion with N = 20 terms and with M = 39 (top) and M = 119
(bottom) terms in the Fourier basis. In both cases, the variance of the white noise
was chosen to be 02 = 0.0367957, the Wiener field being simulated from a Karhunen—
Loeve expansion with nine terms. The propagation distance was L = 600m with a
step size of 0.6m for the numerical computation of the integral. We used 32 wave
numbers k centered at 3 and a step size of 0.15 to compute the integrals giving the
Fourier transform. The corresponding frequencies are given by the wave numbers
multiplied by the sound speed, which is assumed to be ¢y = 1500 m/s. Hence the 32
frequencies w range between 900 Hz and 8100 Hz. Since they are not present in the
bottom panel, the explanation for the presence of lobes in the top panel can only be
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F1c. 3. Illustration of the self-averaging property of the energy of the time-reversed pulse. Plots
obtained for 100 different realizations of the white noise with one term (top) and nine terms (bottom)
in the decomposition of the Wiener field, with all other parameters identical: the noise variance is
0.0324, and the propagation distance is 1000 m with step size 1 m. For the Fourier transform, we

used 32 wave numbers centered at 3 with a step size 0.15. The SPDE is solved with a chaos expansion
with 20 terms and 39 terms in the Fourier basis.

the poor approximation resulting from the use of only 39 basis elements in the Fourier
basis. Finally, the mirror region is A = [—10,+10] x {L}.

One of the important properties reviewed in the introduction was the self-averaging
property of the time-reversed field proven in [15]. We illustrate this result by plotting
the energy of the time-reversed pulse (again on the line z = 0) for twenty different
realizations of the white noise (all other parameters remaining unchanged). As we
can see from Figure 3, these twenty plots look identical, confirming the self-averaging
property.

Our results compare very favorably to the numerical results reported in [1] and
[16]. Because it does not rely on finite difference or finite element methods, our
numerical scheme is faster and more robust. However, because it is based on the
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Fia. 4. Surface plots of the time-reversed field without cutoff on the time-reversal mirror on
the plane z = 0 (top) and with cut off so = 0.0001 (bottom). Both computations use the same set
of parameters given in the text. Even though the two plots are qualitatively similar, a careful look
at the scale on the vertical axis shows the significant differences caused by the thresholding.

Wiener chaos expansion, it is limited to the white noise limiting regime of the parabolic
approximation.

6.2. The 3D case. The top panel of Figure 4 gives the surface plot of the time-
reversed field in a 3D numerical experiment without cutoff, while the bottom panel
of the same figure gives the surface plot of the time-reversed field in the same 3D
numerical experiment with a cutoff on the time-reversal mirror(sy = 0.00001). The
plots are given over the region [—50,50] x [—50,50] x {0}. As before, the propagation
distance is L = 1000 m, and we used a step size of 1 m in the numerical computation of
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the inverse Fourier integral. The mirror region is now A = [—10,10] x [-10,10] x {L}.
The noise variance is 0.0324 with 361 terms in the decomposition of the Wiener
field. We used 10 terms in the chaos expansion and 441 terms in the (21, z2) Fourier
basis. We used 32 wave numbers centered at 3 with a step size of 0.15. The sound
speed is 1500 m/s, so the frequencies are between 900 Hz and 8100 Hz. With the
same settings, we compute the sensitivity of the time-reversed wave with respect to
the shape parameter . For the purpose of the numerical experiment, we chose the
amplitude [¢g] of the initial pulse 1y to be a Gaussian with width (standard deviation)
~v. We computed approximations of the sensitivities based on Malliavin derivatives
for v = 0.1. The results are presented in Figure 5.

Appendix. This appendix contains the proofs of two technical estimates used
in the paper. We give complete proofs because they play a crucial role, but because
of their technical nature, we postponed their presentation to an appendix.

A.1. Existence of the sequence {Byn}m,n. The series {Bm n}m.n pPlays an
important role in the derivation of the numerical scheme for the Green’s function.
The following lemma shows the existence of sequences { G, n }m,n satisfying condition
(10) whenever the spectral sequence {5 }m,n satisfies a mild decay condition.

LEMMA 9. Suppose that the spectral density {cm. n}mn Satisfies the condition

C
(24) Qmn < m, m,n € Z,

for some positive constant C' and a constant k > 1. Then there exists a sequence
{Bm.ntm.n such that for some C' > 0,

!
§ amfm’,nfn’ﬁmﬂn’ S C ﬂmma m,n € 7.

m’,n’

Proof. Let Bmn = (14+m? +n?)~%. We have

ﬂm’ n’
Am—m/ n—n'

T Bm.n
3 C (1+m? +n?)*

= o W G = 2 (=Y (4 (= 2 (= PR )
Z c (1 + m? + 7’L2)k

= o W G =) (=Y (4 (= )2 (= a2 o )

m/,n’/

C (14 m?2 4 n?)*
L T w4 (B (B
.

B C 481+ m? + n?)*
B Z 1+ (m—m)2+(n—n")2)F (4+m?+n?)

m’,n’

C
kZ 1+ (m—m)2+ (n—n)2)*k

mn’

C
/L Y —
;(l—l—mQ—FnQ)k’
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anergy
AEST 2T ART

&

Relativetrot

Fi1a. 5. Surface plots of the Malliavin derivative and its relative errors on the plane z = 0 for
v = 0.1. We use 10 simulations to compute the relative errors. The parameters are the same as
before. Naturally, errors are greater when the energy is larger, so the general shapes of the two plots
are the same. However, there are significant differences in the vertical scales.

which is a finite constant, say C’, because k > 1. So we have proven the desired
inequality

!
E am—m’,n—n’ﬁm’,n’ < C ﬁm,n

m’ n’

for all m and n. a

A.2. Uniform continuity of the chaos expansion approximations. Here

we give the lemma which is important to the numerical scheme for the functions in
L?(D, dx).
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LEMMA 10. Suppose ¥g € L?(F,dx). For each N >0 and 0 < s <t < T, we
have

Jim B[y (1) - N (s) ] =0,

and

converges to 0 uniformly.
Proof. We prove the lemma by induction.
Step 1. When n = 0, ¥°(t) — ¢°(s) = [U(t) — U(s)]1o and

E[ll¢°(t) — ¢°(s) II°]
—E[|U(s)(U(t —5) — 1)vo?]

2

o2s o2 (t—s) o2 (t—s) A t—s
—e 77 Z |:€Z+1_26 5 cos% |<1/)0,Bm,n>|2-

m,n

For all € > 0, there exists an M > 0 such that

> (W0, Bma)l* <&

(m,n)els,
therefore
E[| () — 4°(s) I°]

o2s o2 (t—s o2 (t=s )\mn t—
<e 3 Z [6 E R )COS%} 40012

(m,n)ely

2
_o2s g2 (t—s)
e Y ( B +1) (60, B2

(m,n)els,

02 t—s 02 t—s )\m n t —
< Z [6_% +1- 275 cos %} ll4o]I* +4e.

(m,n)Elnm
Because the indices in I); are finitely many,

20 s s At —
Z {6 T 1275 )cosim’"( 8)]

(m,n)Elnm

converges to zero uniformly while |t — s| — 0, and we readily conclude that
i E[[4°(2) — ()7 = 0.
Notice that

Y El@°®),Bua)fl=2 Y E[WO®t) — ¢°(s), Bun)l)

m,nely, m,nely,

230 El(W(s), Bl

m,nelf,
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and thus it is obvious that
> E[@O (1), Bnn)|)
m,nely,

converges to 0 uniformly.
Step 2. Suppose that the statement is true when N = Ny. For N = Ny + 1,

"/)NO—H(t) _ wNO—H(S)
=5 [ V=MW + 5 [ U=

0

:——/Ut—vaO() (o) + 5[0 = 5) 1] [ U(s = o) )W (ao)
=L [ U W) — ) - 1),

S

It is easy to show that the first term goes to 0 uniformly in L?(Q x D) as t —s — 0.
So we focus on the second term:

E[||[U(t — s) = 1™+ () ||]
= Z [6 02(3_5) +1—2e" 62(2_5) Ccos M} EHWNOH(S), Bm,n>‘2]7

2k
and

E[[ (™" (5), By} |°]

1 [ 762(5_@
J— 4 am,)n,E
Y mz/m,

For all € > 0, there exist M’, M" > 0 such that

Z ag}m <e€

(m»n)ellcw/

1/)N° (v, %) B n+n’ (x)dx

2
}dv.

and

vee[0,7], Y E[@N(), Bua)l] <e.

(m,n)ely,,

Let M = M’ + M": then
E[||[U(t - s) — 1™t (s) %]
e2(t—s) _o2(t—s) )\m,n(t — S)
= Z + Z <e T 4+ 1-—2e 8 COST)

(m,n)elpy (myn)€EI,

'E[|<¢NO+1( ) B, n>|2]
< B (T 2 g Al g onr

(m,n)Elr 2k

+ Y Z 21/ o Z,am""'E{

(m,n)elg, m’,n’

2
}dv.

1/)N° (v, %) By n+n’ (x)dx
D
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We have the inequality for the second term

1/)N° (Uv X) Boim! nn (X) dx

2
}dv

(m,n)ely,
Am/ n/ ® (S v)
- Z S St [ T BN (), Bt ) o
(m.n)elg; (m'n')els,, 0
(S v)
+ Z 21/ Qm/ n’ Z E[|<¢NO(U)aBm+m',n+n/>|]dv

(m/ 0/ )y (m,n)erlg,

S g% (s—v s o2(s—v
< 45/ e )E[||1/)N0(v)||2]dv+502/ =75 4
0 0

16e 1 o2\t .
S 2Nt <—) e o ||* + 4e

2(N0+].)' 4
4
< 46(—2||w0|2+1).
g
Because
1 (728 No+1 _o2s
Bl 6P < gy () 7 o<l

the first term satisfies

o2 (t—s o2 (t—s )\m n t -
) <— 1o 2e )#) [ 9"+ (5) )

2k
(m,n)GIM
<t s) o2(t—s) Amon(t —8) 9
< 1—2e” § —— .
S S (R e = 1Y
(m,n)ely

Iy is a finite set, so there exists 17 > 0 such that for all 0 < s <t < T, if [t — s| < 7,

3 (e— 1205 cos L”(’5—5)>1[~:,[||1/)N0+1(s)||2’] <e

(m,n)eijj 2]€

Therefore

E[ pM* () — Mt (s)[IP] = 0

lim
|t—s|—0,s,t€[0,T]
Furthermore, it is easy to show that
> El@r (1), Ban)l)
m,nely,

converges to 0 uniformly as M increases to co. The statement holds for N = Ny + 1.
By induction, the statement is true for all N > 0. 0
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